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IMPROVED ERROR ESTIMATES OF A FINITE
DIFFERENCE/SPECTRAL METHOD FOR TIME-FRACTIONAL
DIFFUSION EQUATIONS

CHUNWAN LV AND CHUANJU XU*

Abstract. In this paper, we first consider the numerical method that Lin and Xu proposed and
analyzed in [Finite difference/spectral approximations for the time-fractional diffusion equation,
JCP 2007] for the time-fractional diffusion equation. It is a method basing on the combination
of a finite different scheme in time and spectral method in space. The numerical analysis carried
out in that paper showed that the scheme is of (2 — a)-order convergence in time and spectral
accuracy in space for smooth solutions, where « is the time-fractional derivative order. The main
purpose of this paper consists in refining the analysis and providing a sharper estimate for both
time and space errors. More precisely, we improve the error estimates by giving a more accurate
coefficient in the time error term and removing the factor in the space error term, which grows
with decreasing time step. Then the theoretical results are validated by a number of numerical
tests.

Key words. Error estimates, finite difference methods, spectral methods, time fractional diffusion
equation.

1. Introduction

As a powerful tool in modelling the phenomenon related to nonlocality and
spatial heterogeneity, the fractional partial differential equations (FPDE for short
hereafter) has been attracting increasing attention in recent years. They are now
finding its many applications in a broad range of fields such as control theory,
biology, electrochemical processes, viscoelastic materials, polymer, finance, and etc;
see, e.g.[1, 2, 4, 5, 6,8, 9,12, 13, 19, 23, 25] and the references therein.

Similar to the role of the heat equation in traditional modelling, the time-
fractional diffusion equation considered in this paper is of importance not only in
its own right, but also it constitutes the kernel of many other more general FPDE.
This model equation governs the evolution for the probability density function that
describes anomalously diffusing particles. For some fractional models, we mention,
e.g., the chaotic dynamics charge transport problem in amorphous semiconductors
[26, 27], the NMR diffusometry in disordered materials [20], the dynamics of a
bead in polymer network [3], and the propagation of mechanical diffusive waves in
viscoelastic media [18]. For more applications where the time-fractional diffusion
appears, we refer to a generalized diffusion equation which describes transport pro-
cesses with long memory [10]; the physical model of water transport in soil, which is
a generalized Richards’ equation with time-fractional derivative [21]; the similarity
problem of nonlinear integro-differential type [22], etc.

There have been a number of numerical methods constructed for the time-
fractional diffusion equations. We mention, among others, the work [17] by Liu
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et al. on the finite difference method in both space and time, a finite difference
scheme for the fractional diffusion-wave equation by Sun and Wu [29], a L1 scheme
used to approximate the fractional order time derivative by Langlands and Henry
[14], a particle tracking approach by Zhang et al. [30], an alternating direction im-
plicit scheme by Zhang and Sun [31], finite difference schemes for a variable-order
equation by Sun et al. [28], and convergence analysis of the finite element method
in Jin et al. [11].

On one side, fractional derivatives are non-local operators, which explains one of
their most significant uses in applications: they possess a memory effect which is
present in several materials such as viscoelastic materials or polymers. On the other
side, the nonlocality of the fractional derivatives makes the design of accurate and
fast methods difficult. In particular, the fact that all previous solutions have to be
saved to compute the solution at the current time point would make the storage very
expensive if a low-order method is employed. This consideration has inspired some
recent work [15, 16] on developing spectral methods for time-fractional differential
equations. Particularly, Lin and Xu [16] proposed a finite difference scheme in time
and Legendre spectral method in space for the time-fractional diffusion equation.
A convergence rate of (2 — a))-order in time and spectral accuracy in space of the
method was proved, where « is the time derivative order.

In this paper, we follow the work in [16] with an attempt to improve the er-
ror estimates obtained therein. The main contribution of the paper is as follows:
Firstly, a sharper estimate for both time and space errors is derived by using differ-
ent analysis techniques. Specifically, we obtain a more accurate coefficient in front
of the time error term and remove the undesirable factor in the space error term,
which grows with decreasing time step. Secondly, this new estimate is confirmed
by a number of numerical tests carefully designed for the verification.

The outline of this paper is as follows. In the next section we first describe
the time discretization for the time-fractional diffusion equation, then derive the
truncation error. In Section 3 we describe two spectral methods for the space
discretization, and derive the full discrete error estimates. Some numerical examples
are given in Section 4. Finally we give some concluding remarks in Section 5.

2. A 2 — a order finite difference scheme in time

We first describe the problem of fractional differential equations that is studied
in this paper. Let T' > 0, A = (—1,1),I = (0,7], consider the time-fractional
diffusion equation of the form

(1) O2u(z,t) — O2u(z,t) =0, €A, tel,
subject to the following initial and boundary conditions:

(2) ’U,(CL',O) = g(:E), T e Aa

(3) u(—=1,t) =u(l,t) =0, 0<t<T,

where « is the order of the time-fractional derivative. Here, we consider the case
0 < a < 1 and fractional derivative in the Caputo sense [23], defined by

oeu( t)—#/ta( - gca<t
Yu(z, “Ta—a ), su(x, s T a<1.
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Let t, =: kAt, k= 0,1..., K, where At =: &= is the time step. We consider the
following finite difference operator
(4) L{u(x,tgsr) == Z e teang) — (@ teg)

t R —a) I Ate ’

where b; = (j +1)17* — j17% 4§ =0,1,...k. The time scheme we are going to
investigate reads

(5) Léur T (2) = 2P (), k=0,1,...,K — 1,

where u**1(z) is an approximation to u(z,tx11). The truncation error of this
scheme, denoted by rk+1(:c), is given by

(6) i (@) = 0 u(m, tiyr) — Liu(a, tesr), 0< k<K —1,

Then obviously we have

k
k
—0%u(w, tpqr) + AtaI‘ > a) Jzzjob] Tothy1—g) — w(@, tej)) = =1kt (2),

or equivalently

>
|
—

(1) ultrr1) — @002ultisr) = > (by — bjga)ulte—j) + bru(to) — cor’t’,
i

Il
=

where ap = I'(2 — a) At®, and the dependence on x has been omitted for notational
convenience.

The scheme (5) was first proposed and analyzed in [16], where the unconditional
stability and 2 — a order convergence were proved. The first goal of the current
paper is to provide a more accurate error estimate for this scheme by using a new
technique, as stated in the following lemma.

Lemma 2.1. For any a € (0,1), it holds
(8) Irht (z)] < eM(u)At*™, Vk=0,1,...,K —1,Vo € A

where ¢ is independent of u and At, M(u) = max |02 u(z, t)].
€

Proof. First a direct calculation shows

1
I'2-—a)

w(@, thy1—j) — w(@, te—j)

N G+ 1) = e,

Liu(w, tpyr) =

<.
> Mx-
<)

1 u(x, thrl*j) — U(I’, tk*j) /tj+1 1 dt

F(l — Oé) " At t;

— 1 u(w, tj11) — ulz, b)) /twj gy
I'(l—a) At

<
o

=

th—j

<.
[}

= |l

1 u(z, tjp) —ulx, tj) /tj+1 ds
I(1-a) 4 At o (the1 — 5)°

J

<
o
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Then from definition (6) we have
9) TEI ()

tf“ ds
— LY t
1 — ) Z/t ac s) (ths1 — s) tu(xa k1)

1 i1 Cu(z,tjp) —u(t)) ds
T a) g / {a’“(z’ ’ A (trer — 5

By applying the following Taylor formula with the integral remainder

J(t)=f(s) + 0 f(s)(t —s) /82 )t —T1)dr, Vt,sel

to the function u(-,t) at ¢ = t; and t = t; 4 respectively, we obtain, for all s €
(tj: 1),

u(:c, thrl) - U(Za tj)

Osu(x, s) — A7
1 ti+1
= = O2u(z, 7)(tj41 — dTJr—/ O2u(z,7)(t; — T)d.

Inserting the above equality into (9) yields

k t; t;
1 41 41 t s
k+1 § : 2 J+1
Ay (x) = (1 —a)At =0 { /tj /S (9Tu(:zc,7)7(1f —drds

k+1 — 5)
tiv1 rtj t. —
+/ azu(x,r)JdeTds}
t s (thrl - S)a

J

- e zi:{ /t”l (m)(tﬁl—T)/;(tkﬂdiss)adT

J

tit1 tita ds
[ et [
| e - [ ]

J

(10) - mg/ﬁbﬁ azu(fﬂaT) [(tk+1 77_)1_0(At

—(tjpr = T) (ka1 — )Y+ (b — ) (tegr — tj41)' ] dr
We denote
k+1
(11) RjT(7)
= (trpr =) A = (b — ) (ka1 — 1) T+ (b — ) (b — t40)'

It can be directly checked that RfH(T) > 0 for all 7 € [t;,t;41] (also see [15]).
Thus the Mean Value Theorem for Integrals can be applied to (10) to yield

1 M(u koot 1
(12) |7~k+ (z)| < 11(2_7(@))&;/” R;?Jr (t)dr
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where M (u) = max |02u(x, 7)|. Now we turn to estimate the sum in the right-hand
TE

side of (12). Integrating R;?H(T) in the interval [t;,t;41] gives

5Lt k+1
Z/t Rj+ (r)dr

At3a k|:
= 72 2k+1—j)>°
2—a J:O

=2k = ) = 2= a) (b + 1= )" + (k- )')]

t&a

k
- ow S0P — 2 - @ a)((+ ) 1)
=0

3—a _k

=0

2
Let s := m((z + 177 =) — (I + 1) * 4+ 1"*), then so = and it

(67
2—a’
follows from the positivity of leH that s; is also positive for all [ varying from 1
to k, and

o= (0 o) e ]
+(2—a)(13!— a)(—a)l%+ (2—a)(1—ai!(—a)(—a—1)ll4+m)
_1_1_(1_04)%—(1_3?(_0‘)%—(1_0‘)(_;)(_0‘_1)%—...}

= a{(m 5)(1_a)a%+(%_%)(1_a)a( a_l)l%jL"'}

_ 1 20a@+1)1 3la+1)(a+2)1
< 0= (1-a)as - S
= g O‘)O‘P{H 1 1" 20 2t }
1 11
< gl-ae 11+a[1+z+z2+ }
1
< gl-eagm
_ o1
— ll—i—a'

Therefore, the series Zf:o s; converges as k — oo for all & > 0. This means there
exists a positive constant ¢, independent of k, such that

ko optin
(13) Z/ R;?H(T)dT < AP
T t;
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Finally, combining (12) and (13) gives (8). O
It is more convenient to rewrite the scheme (5) into the following equivalent
form:
(14) bou*tt — apdPultt
k—1 k
= bouk 7ij+1uk_j +ijuk_j, k=0,1,..., K —1,
j=0

j=1

where the coefficients b;,7 = 0,1, ..., k, satisfy
1:b0>b1>~~~>bk>0, bk%()ask%oo;

(15)

k
(bj — bj+1) + bk+1 =1.
7=0

The equation (14), subject to the boundary conditions
(16) WP (—1) = (1) =0

forms the problem to be solved at each time step.

Let L%(A), H'(A), and H{(A) be usual Sobolev spaces, endowed with standard
inner products and norms. The weak formulation of the equation (14) with the
boundary conditions (16) reads: find u**! € H}(A), k > 0, such that

(17) (W) + ag (00", 0,0)
k
= (bj - bj+1)(uk_jvv) + bk(uoa 'U)a Vv e Hol(A)v

|
-

<.
I
o

where (-, -) is the usual L?-inner product. For the sake of simplification, we define
the H!-inner product (-,-); by:

(’U/, 'U)l = (’LL, U) + g (658’“7 83;’()),

and H'-norm by

1/2
[v]l1 == (v,0)7"%.

For the semi-discrete solution {uk}szo, by following exactly the same lines as in
[16] and using the lemma 2.1, we can derive the following error estimate.

Theorem 2.1. Let u be the exact solution of (1)-(3), {u*}_, be the semi-discrete
solution of (17) with the initial condition u°(x) = u(z,0). Then the following error
estimate holds:

(s tr) = uF[|1 < cmax||0fu(-, 1)l T* A, k=1,2,---, K,
te
where ¢ is independent of u, T, and At.

3. Spectral discretizations in space and error estimates

3.1. A Galerkin spectral method in space. Let Py (A) be the space of all
polynomials of degree less than or equal to N, and P (A) = H}(A) NPy (A). We
consider the Galerkin spectral discretization to the weak problem (17) as follows.
For k > 0 find w5 € PQ,(A), such that for all vy € P (A)

S
i

Ak on) + a0 (Bpub™, pon) = (0 — bjgr) (U 7 vn) + bi(uly, vw).

<.
I
o



390 C. LV AND C. XU

For {ugv}?:o given, the existence and uniqueness of the solution u%™ of (18) is
guaranteed by the Lax-Milgram Lemma. The main purpose of this section is to
derive an improvement estimate for the full discrete solution {u%}5 ; as compared
to the one obtained in [16]. To this end, we define the Hg-orthogonal projection
operator 7y as follows. For all ¢ € H}(A), let wx% be in P (A) such that

(19) (Oumy ¥, 0z0n) = (Duh, Dxv), Yon € PY(A).
It is known that the following estimate holds [7]:
(20) o =yl < N Wllm, Vb€ H™(A) N HG(A), m>1,1=0,1.

Theorem 3.1. Let u be the exact solution of (1)-(3), {uk}E_, be the solution of
problem (18) with the initial condition u® = wiu®. Suppose 7u € L>((0,T]; H™(A)),
m>1. Then for0<a<1,k=0,1,..., K, we have

(21)

CTa —m (6% - —m
1 _a(N 08 ul| oo (grmy + AN~ 07u|| poo (rm)

+At2*a||8,52u|\Loo(Lz)) —+ CN17m||U||LOQ(H7n),

futy) —uflln <

where ||v]|poe(gmy := sup |[v(-,t)||m, and c is a constant independent of o, T, At
and N. Furthermore,tiée e)stimate for the case « close to 1 can be improved by
Jufte) = uill < VO Ul sy + AN 6Pl
APl e 1)) + NIl e g1
Proof. First we obtain from (7)

Bl
I
—

(u(tit1), vn) + o (Opulty+1), Oxon) — Y (bj — bj1)(u(te—j), vn) — bi(ulto), vn)

<.
I
o

= —ao(ritton), Von € P (A).
This can be reformulated as follows by using the definition of 71']1\}0:

(TN u(ths), vn) + 00Dy ultigr), Onvn)
k-1

=3 (b = b)) (mn ultn—s), vn) — bi(my ulto), vn)
=0
(23) - _( Iy — 75°) (u(tesr)
k—1

= (b = bjn)ulte—;) — bw(to)),vzv) — oo (it ow)

0
= 7040((]}1 — ﬂ}\}O)L?u(thrl), UN) - 040(7’2—:1,1)]\]),

where 1, is the identity operator. Let ek, := u%, — w]l\}ou(tk). Subtracting (23) from
(18) gives

(24) (b on) + ao(dzei D,un)
k—1

= (bj — bj1) (€7 un) + br(eX, vn) + a0 (85 un),
7=0

where
ORI = (I — m°) Lty ) + i3t
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From (6), we have
B = (Lo~ my0) O ultis) — ) + KL
Using triangle inequality, we obtain
165+ o < 1(7a — 73O ultia)llo + (Lo = 73" )r&E lo + P&+ lo-

According to (10), we have

tit+1
rztl(:c) 2—aAtZ/t *u :CTRkH( )dr

where R;“'H is defined in (11). We know from the proof of Lemma 2.1 that
Rf“(r) >0 for all 7 € [t;,t;41], and

1 tj+1
T2~ a)At Z/ Ri* (r)dr < cAP.
j=0"1

Consequently, we get

ke g < A= max [|97u(:, 7)|-

Furthermore, it is an easy task to verify that

ti+1
H(Id - 7TN rAt1||0 = HF ) At Z/t (la — 7TN ‘93 () )R?H(T)dTHO;

from which we get

t2a

| (s~ 7§02, )]

[(Ta = w3 )rKi |y < e

Then by using (20), we deduce from the above estimates:

(25)
195 0 < 1(ka — k)0 i)y + A max | (1 — i) 02u, 7
+cAt2’arEg;<|‘83u(~,T)Ho
< cN_m||8?u(-,tk+1)||m+cAtQ_O‘N_mmgicHé)fu(.,T)Hm
+eAt* e max |02 uf(-, T)HO
< cN*mHaquLoo(Hm) -+ cAtQ*O‘N*mHaquLoo(Hm)

+cAt2*0‘H8fu||Loo(Lz).

Taking vy = eécvﬂ in (24), we obtain
k—

(26) lex™ I < Z (b; — bir)llek 7 llo + belleXllo + ao |6k o
j=0

In the following we are going to prove

k —1 j
(27) HeNHl < bkflao o%agxk H(SgVHOv k=12,... K.

by using mathematical induction. When k = 1, we deduce from (26)

lenllr < bolleXllo + aollonllo = aolldxllo < by o Jnax, 6% -
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Assuming the estimate

(28) el < b a3 o, = 0.1....k

is true, we want to prove that it also holds for ¢ = k+1. It can be done by combining
(26), (28), and (15)

S

-1

ek < (L= b0+ 3000 — bye) + b0 amae el

<.
Il

= b ! 5 lo-
K Qo Imax l[ox 1o

This completes the proof of (27). Then inserting (25) into (26), and noticing
«

k
bl < —— we obtain
k=1 =1 _

k
leklln < b2 100 max, 15 1lo

< 1 QoA 4o —« o «a k
< b kT YECALTALTOT(2 — o) At o??ngéN”O
cre - —m || o A 2—apnr—m|| 92
S aF(2 Oé)(N Hat U”Loo(Hm) —+ t N HatuHLoo(Hm)

1 —
HAPT| 0 ul Lo (12 ).
Finally, we use the following triangle inequality
[u(k) = uflls < llefelln + fulte) — myult)h
and the estimate (20) to conclude

cr* _ —an—
[u(k) = up < 1—a(N "0 ull oo zrmy + AEPTONT 07w Lo ()

—l—AtQ—O‘HaquLoe(Lz)) + CNl_mH’U,HLoo(Hm).

Thus (21) is proved.

Now we consider the case o — 1. Note that in this case, the coefficient % in
the estimate (21) blows up as @ — 1. Therefore, we seek an improved estimate for
a close to 1. First we can prove by induction the following estimate:

(29) |\eN|\1<QOZ||5 lo, k=1,2,..., K.

This statement is trivially true when k = 1. Now we want to prove if the estimate
(29) is true for ¢ = 0,1,..., k, then it is also true for i = k + 1. In fact, we have

k—1 k k+1

lekt e < [ D20 = bysa) +bk) 3 aolldhllo + ook o < D aollo lo-

j=0 =0 j=0
This proves (29). Then we obtain from (29):

lekll: < CAtZH(S llo < eI (N[0 u]| Lo (1)
+AtN M0 ull Lo (rmy + At ul| Lo (22))-

Finally we get (22) by using the triangle inequality. The proof of the theorem is
complete. O
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3.2. A Legendre collocation method in space. Let Ly(z) denotes the Le-
gendre polynomial of degree N. {{;, j = 0,1,..., N} are the Legendre-Gauss-
Lobatto (GLL) points, i.e., zeros of (1 — 2?)L(z); {wj, 5 =0,1,...,N} are the
weights such that the following quadrature holds

N

/ p(@)de = p(&)w;, Vo € Pan_1(A).

-1 =0

We define the discrete inner product:
N

(6, 0)n = (&)W (&)wi,

i=0
and let [|¢]|n = (&, qﬁ)}vﬂ. Then the following inequality is well known:
(30) I¢llo < I8llx < V3l dllo, Vio € Pn(A).

Now we consider the Legendre collocation approximation as follows: find u’fvﬂ €
PY(A), such that

(31) An (Uit vn) = Fx(vn), Yoy € PR(A),

where the bilinear form Ay (-,-) is defined by

k+1

AN(UN k+1

7UN) = (uN ;UN)N +a0(amu]]€\[+1;azvN)N7

and the functional F(+) is given by

k—1
Fx(vn) = (bj = bjs1)(uy ?,on) N + bi(ule, vn) -
j=0
We denote by || - ||l1,n~ the norm associated to the bilinear form Ay (-, -):
[l = AN (Un, o), Vi € Pu(A).
According to (30), the norm || - ||1, x5 is equivalent to the usual | - ||; norm.

Theorem 3.2. Let u be the exact solution of (1)-(3), {uk <, be the solution of
problem (81) with the initial condition u = 7N"u®. Suppose d2u € L>((0,T]; H™(A)),
m>1. Then for0<a<1,k=1,2,..., K, we have

cr*
u(ty) — uk < eNY™|ul| poo(mmy + ——— (N 7™(|0%w]| oo (£rm
(32) ut) —uxliv < l[ull oo (rm) 1_@( 105 ull oo (rm)
+At2*a||8,52u|\Loo(Lz) —+ AtQ*O‘N*mHatQuHLm(Hm)),
where ¢ is a constant independent of «,T, At, and N. Furthermore, a better
estimate holds for the case a — 1 as follows:

1N < CN17m|‘uHLoo(Hm,) + cT(meHatauHLoe(Hm)

) — ]
(33)
+At”a§u”Lm(L2) + AtNimHaEUHLoo(Hm)) .
Proof. Let eé“vﬂ = ué“vﬂ — F]l\}ou(tk_l,_l), then a straightforward calculation shows
AN(@I;VJFI, UN) = (eé“vﬂ, UN)N + ao(ame’;,“, 8IvN)N

= (i on)v + ao(@pult dun) N — (TN u(tir), vn) N

7040(817T]1\}0U(tk+1), 8zvN)N.
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Using (31), we obtain

(34)
(el on)n + ao(Buel ™, Buvn) N
k-1
= Y (b —bis)len T on)n + be(eX, o) v + (T on)n + (65T o),
7=0
where
(€]f+1;UN)N
k-1
= (u(trrr) — 7y ulterr), on)n — (b = bisr) (ulte—s) — 73 ults—s), on) 5
7=0
—by, (u(to) — 3 ulto), v )N,
and
(612€+1aUN)N
k-1
= —(ultrpr) = 73 ultir), on)n + Y (0 = bipa) (ulte—;), o) w
7=0

o (u(to), v ) v — (TN utre), vn )N — oo (Oamy u(trr1), Ouvn) N

(e1™! (57

Next we estimate ,uon)n and (e57 ", vn)n. Firstly, it is observed that

k—1

Gy = (U m)tienn) = 3000 = breuttiey) = beuo)) o) |

k
ut —ut
- O‘O(Ud T2—a) 2 b s JAta e UN)N
] 0

= Oéo((fd - WNO)(at u(tegr) + b )a”N)N

H

By using the following inequality [7, 24]: Vo € H™(A), m > 1,

(35) (¢, on) = (,on)N < eNT"|ollmllon o,
we obtain
(Y onn] < ao| (o= 7R @O ultern) + 5T, vn),
FeN=Y|(Ig — 780) (00wt ) + 50T Hl||vN||0}
< ao[|(Ta = 7N @fulthen) + 5|y lowlo

+cN~ 1H Idwa )(0F U(tk+1)+7" H lvwllo ]

Using the estimate (20) once again and following a similar procedure as in Theorem
3.1, we get

(VT on) N | < can(NT™|08u]| oo (rmy + AN 02| oo (rm)) [V |0, N -
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On the other hand, we have

(5T on)

S
i

= - (U(thrl) + (b' = bj1)ulte—;) + bru(to), UN)N — a0(0emy u(trs1), D) N

m
O

k
(tr+1— u(tk—;) 1,0
= 7040( 2_a Zb] ]Ato‘ J ,UN)Nfoéo(azT(N u(tkﬂ),amv]v).
]

Note that in the last equality above we have used the fact that (8m7r]1\}0u(tk+1), OzUN)N

= (8,73 u(ty1), xvn). From (1), we have (98u(tyi1), vn) = —(Bpt(trr1), o).
Then by using (19), (20), and the above equality, we obtain
(51, on)N

= ao(Liu(te+1),vn) — ao(Liu(trsr), vv)n + ao(0F u(te+1) — Liu(tes1), v ).
Now we use (6), (8), and (35) to yield

(5 on)v] < cao(N T 0 ull e grrm)
AL 02ul| oo (12) + AN T02ul| oo (11 ) [0 o
Taking vy = €§€VH (34), and combining all above estimates together, we obtain
AN( k+1 k+1) _ ” k+1||
k—1
< Z(bj ]+1)||€ J||0 N||€k+1||1 N+ bk||€N||0 N||ek+1||17N
j=0

+ca0(N7m||8tau||Loo(Hm) -+ At2’a||8fu||Loe(Lz)
FATON ™2 ul| oo gy )€ 1w
which gives
k—1

ek iy < Z(b —bis1)llenllo.v + belleX [lo,n
7=0
+eag(N”™(|0F ul| oo (m) + AL 07 ul| oo (12
HALTN O ul| Lo (rmy )

Finally, following the same lines as in Theorem 3.1 allows us to get first
leblly < ebily oo (N 107 u] oo rrm) + AL 071l Lo (z2)
cre —m|| o 2—a 2
1 70&(]\[ ||8t uHLoo(Hm) + At ||8tu||Loo(L2)
+At2_aN_m||8)52u||Loo(H7n))7

then, by the triangle inequality

IN

lute) = uilly < Julte) = o3 ulte) |y + luke = w3 ulte) v

—-m T —m|| 9o

IN

+At2_0‘||8t2u||Loo(Lz) + At2_aN_m||8t2u||Loo(Hm)).

The estimate (33) for the case & — 1 can be obtained in a similar way as in Theorem
3.1 for the same case. This completes the proof of the theorem.
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4. Numerical results

The full scheme (31) is implemented exactly as in [16]: by choosing the La-
grangian polynomial {h; };V;ll based on the LGL points as the basis functions, we
arrive at each time step at a linear system as follows:

(36) (B + agA)utt! = f,

where B is the mass matrix with the entries B;; := w;dsj, 4,7 =1,...,N — 1, and
A is the stiffness matrix with the entries:

N
Ajj =Y DgiDgjw,y, Dij:=hj(&), i,j=1,...,N -1,
q=0
w1 is the nodal unknown vector (u%t* (&))", the right hand side vector f is

u J=17
given by (FN(hi))?;l-
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FIGURE 1. Errors for the smooth solution as a function of the
polynomial degree N for a« = 0.1.
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FIGURE 2. Errors for the smooth solution as a function of the
polynomial degree N for oo = 0.5.
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The system (36) is symmetric positive definite, thus can be solved by employing
the conjugate gradient method.

We now present some numerical results to verify the error estimates. The nu-
merical test is carried out in the same framework as in [16]. Our focus here is
to confirm that the error behavior obeys the rate law O(At>~%) + O(N'~™) pre-
dicted in Theorem 3.2 rather than O(A#*~%) + O(At~'N1=™) derived in [16].
To this end, we consider the problem (1)-(3) with an additional forcing term
f(z,t) = %t?’_"‘ sin(27z) + 4723 sin(272) and initial condition g(x) := 0,
such that the exact solution is u(x,t) = t3sin(27x). For this smooth solution the
convergence in space is expected to be exponential.
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FicUure 3. Error for the smooth solution versus the time step size
At for a =0.1, N = 17.
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FIGURE 4. Error for the smooth solution versus the time step size
At for a« = 0.5, N = 17.

To check the spatial accuracy, we compute the errors ||u(T) —u¥ || in the discrete
H',L?, and L™ norms, and investigate the error behavior with respect to the
polynomial degree N for a small enough time step size. In Fig. 1 and Fig. 2, we
present the errors as a function of the polynomial degree N for At = 10~* and
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a = 0.1,0.5 respectively. We can draw a number of conclusions from these two
figures: 1) The straight lines in the semi-log coordinates indicate that the errors
decay exponentially; 2) Although the accuracy of the numerical solutions slightly
decreases when the order of the fractional derivative increases, the latter does not
effect the exponential convergence rate of the proposed method; 3) The straight lines
equally indicate that for At = 10™* and N < 17 the temporal error is negligible
as compared to the spatial error. That is, the spatial error term dominates the
temporal error term in the error estimate for At < 10™* and N < 17.

H
Sl
L2 —8—
LINE —
N™ —>—
0.001 | E|

0.0001

Error
L

1e-05

Polynomial degree N

FIGURE 5. Errors for the solution of limited regularity as a func-
tion of the polynomial degree N for a = 0.1.

H1 ——
SEMI —=—

L2 —e—
LINF ——

0.001 |

Error

-

0.0001

1e-05

16-06 L L L L
1le-05 0.0001 0.001 0.01 0.1 1

Time step

FIGURE 6. Error for the solution of limited regularity versus the
time step size At for « = 0.1, N = 17.

Keeping the third point above in mind, we now fix N = 17 and let At vary from
107! to 1077, and the results obtained are plotted in Fig. 3 and Fig. 4. Obviously
in the ranges At > 1073 for o = 0.1 and At > 10~* for a = 0.5, the error stemming
from the time discretization dominates the spatial discretization error. Therefore
the total error decreases when the time stepping size decreases in these ranges until
it reaches a size At. such that the spatial error becomes dominant. The error decay
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rate is indeed of order 2 — a, which is in a very good agreement with the theoretical
prediction. It is observed in Fig. 3 and Fig. 4 that the size At. for « = 0.1 and
a = 0.5 are approximately 102 and 10~* respectively. What we want to emphasize
here is the error behavior after At = At.. Fig. 3 and Fig. 4 show that the
error stops decreasing when At < At. because the spatial error term now becomes
dominant. But it is interesting to see that the error converges to a constant as At
tends to 0, which clearly indicates that the error behaves like O(At2~%) +O(N—™)
as predicted in Theorem 3.2 rather than O(At?>~%) + O(At~!N1=™) as given in
[16].

The convergence behavior is further verified by testing a solution of limited
regularity. That is, we check the convergence rate of the proposed method for the
exact solution with limited regularity in I x (0,2) as follows: u(x,t) = t3(x — 2)x3.
In Fig. 5, we present the errors versus the polynomial degrees N in a log-log plot
for o = 0.1 with fixed At = 10~%. The N2 decay rate is also shown for comparison
reason. We observe here the algebraic convergence rates, which is conform to the
spatial regularity of the exact solution.

The errors versus the time step for fixed N = 17 are plotted in Fig. 6 to
investigate the error decay rate with respect to At. It is observed that the error
keeps decreasing when At decreases in a range of relatively large time step sizes
until the spatial error becomes the leading error. Then this spatial leading error
remains unchanged when At continues to decrease. This observation once again
confirms the error estimate established in Theorem 3.2.

5. Concluding remarks

In this paper we considered the numerical analysis of a known scheme for the
time-fractional diffusion equation. We derived a sharper estimate for the time and
space errors of this scheme by providing a more accurate coefficient in the time
error term and removing the undesirable factor in the space error term. This new
error estimate was then confirmed through a series of numerical tests.
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